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Abstract

This paper studies the active fault tolerant load frequency control of multi-area power sys-
tems with electric vehicles under deception attacks. An integrated design of fault estimation
and fault-tolerant control is proposed to guarantee the stability of the system under sen-
sor faults and deception attacks. Considering the uncertainty caused by the demand of the
owner and the state of the battery, a multi-area power system model is proposed. Then, an
active fault tolerant load frequency control scheme is designed. The proportional-derivative
sliding mode observer is used to estimate the fault and system status in real-time. During
the fault occurrence, the estimated value obtained by the observer is utilized to design
the controller without any fault diagnosis scheme, which simplifies the controller design
process. A sufficient Lyapunov-Krasovskii criterion is detived to ensure the stability pet-
formance of the multi-area power system. Finally, simulation examples are provided for a
three-area power system contains electric vehicles, and the results prove the correctness

1 | INTRODUCTION

Frequency deviates from nominal values directly affect the oper-
ation, safety and reliability of the system [1]. Load frequency
control (LFC) is an important part of automatic power gener-
ation control (AGC). It has been proven to be very effective
in controlling power system frequency stabilization [2—0]. In
recent years, a large number of electric vehicles have been
injected into the grid due to environmental pollution and the
depletion of fossil fuels. However, the random and uncoordi-
nated charging of electric vehicles will increase the demand in
the power system [7]. With the development of vehicle-to-grid
(V2G) technology, the EVs are used to participate in the fre-
quency regulation of power systems because the battery of EVs
have the characteristics of faster response and adjustment speed
than traditional generator sets [8]. In [9], the authors studied the
participation of EVs in smart grid frequency regulation as con-
trollable loads. The results show that EVs have the sufficient
frequency regulation capability. Due to the limited capacity of
a single EVs, a large number of EV participating system fre-
quency modulation should be aggregated by an EV Aggregator
(EVA) [10]. In [11], the authors proposed an integrated EVs

and feasibility of the proposed fault-tolerant control scheme.

management method developed by EV aggtregators, which can
manage the charge/discharge operations of EVs fleets and pro-
vide frequency re-services. The battery’s state of charge (SOC)
is the ratio between stored energy and its capacity, which is an
important feature of EVs [12]. In fact, when EVs take part in
frequency regulation of the power system, we should also con-
sider the requirements of the owners. Therefore, the SOC value
of EVs should be controlled within a reasonable range. SOC
is closely related to EVs gain, which determines EVs output
power deviation [13]. Besides, EVs gain should vary within the
expected range. In related studies, EVs gain is simply treated
as constant [14-16]. A robust frequency control scheme was
proposed in [17] for the power system model in which the
uncertainty caused by the change of battery state of charge
was considered. However, modern power networks are often
in harsh environments such as high voltage and high magnetic
field, leading to the failure of related actuators, sensors and con-
troller modules. This may cause the system to lose the expected
performance index and cause huge losses, but such problems
are not considered in the above literature.

Fault tolerant control can ensure the safe operation of
the controlled system when faults occur [18]. Among related
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researches, fault-tolerant control was used in different areas,
such as islanded microgrids [19], satellite attitude control sys-
tems [20], wind turbines [21], and battery storage systems [22].
Therefore, we propose fault tolerant load frequency control
to improve the safety and reliability of power system. In [23],
the fault tolerant load frequency control scheme with known
and unknown actuator faults was designed for multi-area wind
power generation system. In [24], the authors constructed a
novel actuator fault model in which contains linear and non-
linear terms, and a corresponding fault-tolerant control scheme
was proposed to analyze the performance of the novel model.
However, the [23] and [24] adopts passive fault-tolerant control
(PFTC), which is highly limited and only effective for known
faults. On the contrary, after detecting the fault information of
the controlled system in the fault detection and identification
link, the active fault-tolerant control (AFTC) adjusts the struc-
ture and parameters of the controlled system online to achieve
the desited performance index. It can achieve better robust-
ness and fault acceptability than PFTC [20]. In [25], the AFTC
problems of the multi-area power system under sensor fault was
studied. In [26], AFTC based on interval observer was designed
to solve the problem of LFC and sensor fault tolerance control
in power grid. However, these methods require a fault diag-
nosis scheme that is sensitive to changes in model parameters
and operating conditions. This paper mainly introduces the inte-
grated design of fault estimation (FE) and AFTC, which can
directly estimate the fault component of the system. When the
fault estimate value is non-zero, the fault diagnosis result is auto-
matically indicated and there is no need for additional complex
fault diagnosis scheme.

Modern power systems usually use open communication
networks. Therefore, it is more vulnerable to communication
channel interference, false data injection, load change of power
system and other malicious attacks [27]. Deception attacks
destroy data integrity by replacing the normally transmitted data
in the communication channel with fake data [28]. It poses a
great threat to the safe operation of power system. At present,
there has been increasing attention to the study of deception
attacks [29-31]. The load frequency control problem of net-
worked power system with random deception attack and limited
bandwidth was studied [29]. In [30], the problem of load fre-
quency control under mixed network attacks was studied. The
security control of large-scale systems under joint attacks was
studied in [31]. The considered attacks could happen in both
sensor-to-observer and controller-to-actuator. It is worth not-
ing that the LFC problem of multi-area power systems with
electric vehicles that involve sensor faults and deception attacks
has not been well studied, which is the motivation for this paper.

In this paper, an active fault-tolerant LFC strategy is pro-
posed for multi-area power systems with EVs under deception
attacks and sensor faults. The main contributions of this paper
can be outlined as follows:

1) A power system model including electric vehicles, deception
attack and sensor fault is built. Compared with [14-16], the
EVs model considers the demands of EV owners and the
impact of SOC.

2) A proportional-derivative sliding mode observer is applied
to integrate the design of fault estimation and fault tolerance
control. Compared with [20], the observer is used to esti-
mate the fault and system state simultaneously, which does
not require additional complicated fault diagnosis.

3) A multiple Lyapunov function is constructed, and then the
stability criterion of the multi-area power system is estab-
lished by Lyapunov theory and matrix inequalities, where the
obtained result is less conservative than that of [25].

The rest of this paper is organized as follows. In Section 2,
we present our problem statement and some technical prelimi-
naries. Our main theoretic framework and proofs are presented
in Section 3. Numerical examples and simulations are presented
to verify our methods in Section 4. Finally, Section 5 concludes
the paper.

2 | PROBLEM FORMULATION

In recent years, due to the gradual depletion of fossil fuels,
EVs have been widely used. Aggregated electric vehicles can
be used to participate in frequency regulation of the power
system. When the grid load is too high, the EVs are dis-
charged to the grid. When the grid load is too low, the EVs
are charged by the grid to ensure the stability of the system
frequency. Because the power provided by one EV is too low,
the EVA is used to aggregate and control a large number
of EVs. Firstly, the EVA collects information about the EVs
from the charging-discharging stations and sends it to the LFC
control center. Then the control center processes the informa-
tion to make a decision and sends the command to the EVA.
Finally, the EVA controls the orderly charging and discharging
of the EVs according to the adjustment command. Thereby
achieving the purpose of frequency regulation, as shown in
Figure 1.

2.1 | Electric vehicle model

The information contains the minimum expected battery charge
to leave the grid SOC,, the dwell time 7, and the initial SOC of
the battery SOC;). The charging time of an electric vehicle from
SOC; to SOC,,, can be expressed as

_ erz’ (‘S‘OC;’xp - S‘OCTO)
77[]3/1';71

z; , M

where @, is the battery capacity of EVs, ), is the charging
efficiency, £, is the limitation of EVs charging and discharg-
ing power. Obviously, only if 7, < 7;, the EVs can provide
frequency regulation service.

The deviation of power output for the 7, EV battery system
is described by

. 1 K,
Bit) = = Bi@) + - 0,0), )

et el
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FIGURE 2 Dynamic model of the 7th in multi-area power scheme.

where we assume that all EVs have the same time-constant 7;;
K, is the EV gain and the system input #(¢) is teallocated equally
to each EV as #;(#) = #(¢)/N. And N is the total number of
EVs. Accordingly, the aggregated EVs can be modeled as a first-
order dynamic model. Hence, the deviation of power output for
the aggregated EVs is obtained as

. 1
B = —2R0) + ), o
%Kez'

where aggregated EVs gain is K, = =—.
Individual EV gain K, is determined by frequency and bat-
tery SOC. To prevent overcharging (over discharging), if the

SOC is almost full (almost empty), no high power charging (dis-

charging) should be done. Therefore EV gain K; is modeled as

SOC; = SOCh, 4y i > @
S OC;ﬂax(mz'ﬂ),i - OC’/ow(/yz;g/y),i ’

where K, is the maximum gain of EV, and SOC;, SOC,, ;,
OG5 SOC,,,5,,; and SOC,,. ; denote the current, known low

and high, known minimum and maximum battery SOC of the
iy, BV, respectively. Therefore, K; is

K=K, — Kg(1). ®)

Assuming that at any time 7, there are /N EVs participating in
the multi-area power system, the aggregated EVs gain can be
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obtained as TABLE 1  Symbols of the system model.
N Af; Frequency deviation
Z K, AP, Mechanical power change
=
K = 4 ~ =K, — 4K, (©) AP, EVs output power change
AL, Governor output change
where g;(#) is a time-varying function related to the current SOC AL Disturbance of load
value. M; Equivalent inertia constant
By D; Equivalent damping coefficient
£ = SOC; — ‘SOC}””’(/”:‘{/J)”. 7 Ty Time-constant of governor
D=\ o0 T —s0c. @
maxc(min),i Jow (high),i T Time-constant of turbine
N 1;; Time-constant of EVs
and g(?) = Z;zl g(#)/N is the average of IV different values R Speed droop
&(@). Bi Frequency bias factor
Therefore, the power output deviation of the aggregated EVs N Power deviation of tic-line
can be obtained K, The maximum gain of EVs
. 1 Km g(;)]g” 7 Synchronizing coefficient of tie-line
P(t)=—=P@¢)+ —u(t) — —u(?). 8
() T (1) T *) T Q) ®)

2.2 | Power system model with sensor fault

The 7, area multi-area electric power system simplified model

is given in Figure 2. Based on signal transmission, the dynamic
equation of the system can be obtained as follows

16—

rAﬁn=z%@eao+Aew>—Aazv>
- APL0) - A0

BB, 6) = (BB = AR (1)

A@@=iwww@@—éum
—AACE ¢~ )

7 1 ]<;71 / & (l ) K;}ﬁ
ARyt = == Py(t) + Z2ult) = =22 ule)

[ ACEt) = kBAS; + kAP,

A
Ab, () =2m ¥ AT;Af
e

S

where the meaning of the symbols are listed in Table 1.

Remark 1. The multi-area power system consists of the conven-
tional generator and the EVA. The traditional generator consists
of generator, turbine and governor. According to Figure 2, the
transfer function of the power system can be obtained. By
applying the Laplace transform of the transfer function, Equa-
tion (9) can be obtained. The treatment method can be referred
to [3, 4]

Thus, the state space function can be represented as

() = Ax(t) + Agx(t — b)) + (B + ABE)u(t)
+ Dw(t) (10)
() = Cix(e),

where

T
Xz(f)=[Afz' APy NPy AP AP /ACE/] )

T
2i0) = [ACEz' /ACEz] 2 ;1) = AL,

D 1 1
-z 0 — — 0 0
M M M
1 1
— —— 0 0 0 0
R, Ty
1 1
0 — —— 0 0 O
A= Tg I, ,
1
0 0 0 —— 0 0
T,
2 Y AT 0 0 0 0 0
i F; 0 0 0 1 0]
025 O
Ay a,K g
1 £ eit\mi
A=l . L |B=]o =202 00| ,
! 15 T4 [ 1, 1,; ]
O35 O3t

7,

e

-
K,
AB(t) = Hy(t)E, H = [0 00 —==0 0] ,
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E=[100000,D=[-1/M 000007,

Considering the existence of delay in actual transmission, 4(#) is
defined to represent the time delay. And 4(¢) is a time-varying
differentiable function as follows

0<ht)<h 0<hir)<p<1.

Considering the influence of sensor failure, the system state
equation can be rewritten as

%(t) = Ax() + Agx(t — h(2)) + (B + AB@))u(?)
+ Dw(?) > (1
#) = Cx() + £

where f,(#) represents the sensor fault, which is satisfies
| /;()]| £ @ and a is 2 known constant [25].

2.3 | Deception attack

Compared to traditional, modern deregulated power system
load frequency control schemes use open communication facili-
ties. The output signal under deception attacks can be described
as

2@) = Cx@) + [0+ fou @), 12)

where f,(#) stands for the deception attack launched by
the adversary.

From the attacket’s point of view, they are more willing to
attack when the system is stable than when the system state
close to stable situation. Therefore the system remains unstable
for a long time, the attack status is as follows

[Af] <v

‘ —aCx(t) + @)
fﬂg(ﬂ N otherwise

where @(#) is an unknown-but-bounded injected signal satisfy-
ing lo@)|| £ 0. a, 0 and v are given positive scalars. When the
system frequency satisfies |A f;| < v, the system is considered
stable and the adversary sends an attack signal.

Therefore, the system state space function can be expressed
as

x(t) = Ax(@t) + Ayx(t — b)) + (B + AB())u(t)
+ Do (z) . (14
(1) = Cx (@) + fi(0) + [ )

Before proceeding with the main results, we present the fol-
lowing definition and lemmas, which play an important role in
the proof of the main result.

Definition 1. For w(¢) =0, if there is a continuous first-
order partial detivative of 17 (#), and 17 (#) is positively definite
and 17(z) is negatively definite, then the system (14) is
asymptotically stable. Besides, /7, performance is guaranteed
under the condition of zero initial state, if the inequal-
ity [p@®ll2 < vllw@)ll, holds, in which y > 0 is a pregiven

constant.

Lemma 1 [32]. For a positive definite matrix R > 0, any continnously
differentiable function x . |a, b) —> R”,the following inequality holds

b
/a 5T ()R (s) > ﬁaﬁa,

where R = diag{R, 3R, 5R} and

b
d = col {x(/ﬂ) — x(a), x(b) + x(a) — % / x(s)ds, x(b)

6 b
—x(a) — m[/ X(J‘)df}.

Lemma 2 [33]. Forany x,y € R and positive scalar €, we have

1
29l < el + E)/TJ/.

3 | MAIN RESULTS

3.1 | PD sliding mode observer design
An efficient observer is proposed for the extended system
(14), which can estimate both the original state and the sensor
fault value.

In order to facilitate further analysis, the following matrix is
constructed

B AB D

B=| 0 [,AB=| 0 [[D=| 0 |,
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C 0 0 -
1
C=|1,| .N=|1, 0]|G= .
0
I 0 I i
. [ x()
O .
G=| | .7=[A+ L] x0= £0)
1
] | £,00)

Then, an augmented state space function based on (14) can
be obtained

Ex(t) = A () + Ayx(t — b)) + (B + AB@)u(?)
+ NG, J(t) + NG, f,(¢t) + D () . (15

() = Cx(@)

It can be observed that the matrices satisfies the following

properties
I, 0
E
rank [ | =rank| O Ol=n+p
C
¢

There exists a matrix L, = [0 o W1” such that the matrix
§ is nonsingular

5= (E+Lpl).

Now, the PD sliding mode observer-based power system
model can be given as

(550) = C1— 1,0)20) + (1, — L Ok — )

+ (B + AB@))u(r) + Lpy ()
, (16
+ Lyt = b)) + Lo () + Do?) "

() =30+ 3 L)

L

where 3(7) = [%(T ), %T )]" denotes the intermediate variable
and x(2) = [%T (), }fr]‘(t)]T denotes the estimation of X(¢), Lp,
Lp, L, represent the observer gains. What is more, #,(#)and 7,
are designed to eliminate the effects of sensor failute and keep
the system stable.

Remark 2. 'The fault diagnosis is sensitive to the change
of model parameters and operating conditions, but the sys-
tem state and fault signal can be estimated simultaneously

by PD sliding mode observer. When the fault estimate is
non-zero, it indicates that the system has failed. Therefore,
there is no need to design additional complex fault diagno-
sis scheme. In addition, PD sliding mode observer has the
advantages of fast response, good transient performance and
insensitivity to interference. Based on the above description, PD
sliding mode observer is widely used to solve fault tolerance
problems [25, 34].

Based on (106), we have
SX() =(A = LpO)x (@) + (Ay — Ly O — b))
+ (B+ AB@)u(t) + Lpy(t) + Lou,(t) 17

+ Lyt — b)) + Lpji(t) + Dw(2).
Similarly, adding Z./,3(#) on both sides of (15), we can get

Sx(t) =(A— LpC)x(t) + (Ag = Ly O)x(t = b(#))

+ (B+ AB@)u(t) + Lpy(t) + NG, f(2)
(13)
+ Lyt = b(1)) + NG, [,,(t)

+ Lpjit) + Dw(@).

Furthermore, defining () = x(#) — X(#) and subtracting
(17) to (18), we can obtain that

Se(r) =3%() — 3%(t)
=(A— LpOYe(r) + (A — Ly O)et — h(r)) (19)
— NG J(t) = NG, f,,(t) + L, (2).
The sliding mode surface is first defined as follows
5, = NT377 Pe(r), (20)

and for each positive P is designed to satisfy N7 S~/ P = HC.
For further, #,(?) is designed as

(1) = (=A + Gia + Gr0)5n(s, (). )

3.2 | Active fault-tolerant controller design

A proportional differential sliding mode observer is designed
which can simultaneously estimate system status and fault value.
Next, the main work is to design a fault-tolerant controller to
stabilize the system frequency.
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Using ACE as the input of the controller, the Pl-type
controller is designed as follows

u(t) =K,ACE () + K; / ACE(7)
22)
=Kj(t) = KCX(7).

Therefore, the system state function (14) can be rewritten
as

5(6) =Ax() + Agx(t = T(0)) + (B + DB@) () + Dw(r)
=Ax(r) + Ay = T()) + (B + AB)(KCR())
+ Dn(r)
=Ax(t) + Ayx(t — T(2)) + (B + AB()KCx(¢)
— (B+ AB@®)KCx(2) + (B + ABE)KCX(F)
+ Dw(t)
=(A+ (B+ ABO)KO)() + Ayt = T(7))
+ (B4 AB@)KCe, (t) + Dw(t)
=(A+ (B+ AB)KO)x() + Agx(t = T(1))
+ (B4 AB@)KCUe(t) + Dw(2).
(23)

Then, the overall closed-loop multi-area power system is
formulated in the following form

(5(2) = (A + (B + AB@)KC)x(t) + Agx(t — T(t))

+ (B4 AB@)KCU#(t) + Di(?)
3 . (24
Sit) = (A — LpCYe(t) + (A — Ly O)e(t — 1(2))

— NGy f(2) = NG fo (#) + Lo ()

3.3 | Stability analysis

To facilitate in presenting our conditions, we denote

wefor [ | [ sona]

SO=[x@) x() x@—h#t)) x(t—h)
% / x(s)ds e(2) et — b) ez — h@)]7,
t=h

6=[0mi—1ys 1 Ouxo—ii],

7
/?2
Iy= [6’1 hes ?%] To=ley o — ¢4 hleg —es)]”,

/ 0 0 =7 0 0 0 O

G=lr o o 1 —2r 0o 0o o]

Theorem 1. For given scalars b, |4, €, power system (24) is asymp-
totically stable with an Hy, performance index y > 0 if there exist
real symmetric matrix Z >0, P> 0, Oy >0, O, >0, 05 >0,
Oy > 0, R > 0 and appropriate dimension matrix M, U such that as
Jollows

[z, x5, ¢’ ep ]
_E_l[1 0 0
14+u
r=[ o 0 - 0 |<o, (25)
0 0 0 0
0 0 0 —y°L
N's=Tp=1C, (26)

where
Ti= A=A+ A+ As + Ag + A+ A,
Ay = 2T 2Ty + el (1 + Oo)er — ¢f Q13 — ¢ Osey
+ /JZeZTReZ,
A, = G RGy, R = diag{R, 3R, 5R},
A5 = 20[(A + BKC)ey + Ayes — 6],
As = grel M HH" Myey + & el M HHT Mey,
Ag = 2¢] BSTUA, + 0.5NGCoy] + e (O3 + Qu)er
— ¢l Ose5— €9TQ4€9,

+
K eCTKTUT ET EUKCe,
1

1
A7 = 2®BU€7,A8 =

%, =¢ CTKTET,
@=51TM1T+92T,L£MT,
Ay = A= LpC)e + (A= Ly Ces.

Proof. The Lyapunov-functional is considered as

V) =10+ 1), 27)
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where

12

V.0) =n" 0)Zn() + / x()! Oax(s)ds

1—h(t)

+/_x(J)TQ2x(J)ds

t—h

+ b / ) / ()T Ric(s)dsdr
t—hJs

Vi) =2¢" (1) Pi(t) + ¢ (1)( Q1 + ©)elt)
— ' (1 = b)) Qret = h(2))
— ' (t = D Oret — ).

Taking the derivation of 17 (¢), we have

V0 =¢" Mhist) = 7 / T (ORx(s)ds
1=h

. 7 Tt (28)
V@) = 7 (NS (1) + 265 BT Lo (1) — NGy f(2)
— NGp(1)]-
By Lemma 1, the integral term in (28) can be processed as
!
—h / xT () Rx(s)ds < —gT () A5 (2). (29)
1=h

By applying free-weighting matrix technique [33], we have the
following equality

2 [T m] + 5T M| x [(A+ (B

+ AB)KCO)x(t) + Ayx(t — b))

(30)
+ (B+ AB@))KCU%(2)
+ Dw(t) — % (2)] = 0.
Therefore, the Equation (30) can be expressed as
(A5 + Ny + A5 (1)
@D

+2¢7 (1O Dw(t) = 0.

By applying Lemma 2, we can obtain that
Ay =2[ef M + el uM] X [AB(#)KCe,
+ AB(#)Ney]
< 2¢1ef M Hy)g0)H" Mie,
+ él (KCe, + KCUe;)T ET E(KCey + KCUe;) -

+ 26 ey M| Hg(r)g(t)H T My

+ % (KCey + KCUe) ET E (Ko, + KCUe)
1
1+
= A+ Ag+ E—“e{ CT KT ET EKGry.
1

We define L, = SP~'CTUT  NT§7T'P = UC and (29) can
be processed as

2¢I PST Lo (1) — NGy F(t) — NGy (#)]

=2 CTU" u(r) — 2¢L PSTING, J(¢)

. (33)
— 2¢! PST'NGp(2)
<=2 s
Combining (27) to (33), we can get
V <sOTs! 1) =y" @) + " 6w (). (34

If the matrix inequality (25) holds, the (34) can be processed as
V@) < =" ep@) +v2e" @we). (35)
The integration of both sides of (35), we can get

I (+00) — 17(0)

) oo (36)
S/ yiul (Byw(t)dr —/ DT @Yy @)dr.
0

0

Under initial condition 17 (0) = 0, the following inequality can
be obtained

+00

/ I @y@)ar < / vl (Ow()dr. 37)
0

0

Hence, we have |y@®)|l, L v|lw@)||, for w(#) # 0. Based on
Definition 1, there exists a scalar € > 0 such that I7(x(#)) <
—€||x(#)||*. Therefore, the proposed active fault-tolerant LFC
can guarantee the multi-area power system asymptotically stable.

This completes the proof. |

Theorem 2. For given scalars b, [, €1, if there exist real symmetric
mdﬂZ.XZ>O,P>O,<Q1 >O,Q2>O,Q3>O,Q4>O,R>O
and matrix X, W, 1V, U,Y , Yy such that as follows
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[ 5, s, dxTc”  ep ]
0 - 0 0
1+u
r=| o0 0 -5 0 |[<0, (38)
0 0 0 0
| 0 0 0 ~7°h |
-0,/ (N'S™Tp—ucH”
<0, (39)
0 -7
-0, (1€ —-cx)7
<0, (40)
0 —I
where

Ti=A - A+ A+ A5+ A+ A+ Ag,
Ay =2T[ 2T + ¢ (01 + D)er — &5 D1er
— ¢} Ores + ey Rey,
A, = G} RGy, R = diag{R, 3R, 5R},
A; = 20[(A + BKCX )ey + Ay Xey — Xey),
As = Ew{HHTe] + 81/,£e{HHTeZ,
Ag = 2¢L PSTA, + 0.5NGCep] + ef (O3 + Oa)es
— ¢ O3e5 — ¢ Oyeo,

+u

A Q) 1 T T
A7 = 2®BU€7,A8 = €7U E EU€7,

2, = XTCTKTET,
0= elT + ezT,u,

A/J b (1;1 - ]_4])5)67 + (z?;{ - ]_‘HC)€8'

Then the power system (24) is asymptotically stable with an H, per-
formance indexcy > 0, the controller gain K = WV ™ and the observer
gainLp =3P7'Y, L;; =3P~ 'Y, Ly =5P~'cTU”.

Proof. By defining X = M~ 7 = XZX, O, = X0,X, 0, =
X0,X, R = XRX, and pre- and post-multiplying both side of
(25) with diag{X, X, - - -,7,1,1, 1}, we can obtain (38). What is
more, for BKCX, EKCX , it is difficult to find observer gain K
because the matrix C is not invertible. Following the method in
[20], above problem can be transformed a minimization issue.

By defining WC' = KCX, 'C' = CX, we can get

VC—-cx) (1€ -cx)=0

It can be further converted into (40) by using the Lemma 1
and the same can be found in (39). Hence the controller gain
matrix K can be described as K = W17 !, This completes the

proof. O

Remark 3. This paper mainly proposes LMI-based LFC. Com-
pared with the pole assignment method, we don’t require a set
of expected poles to calculate the controller gain. The con-
troller gain K = WI"~!, observer gain Lp = SP7'Y, L;; =
SP7Y},, and Ly = SP~'CT U7 are obtained by solving the
LMI matrices in Theorem 2, which can be found in [23, 25].

3.4 | Reachability of the sliding mode surface

In this subsection, in order to ensure the accessibility of the slid-
ing surface in the error estimation space, the following theorem
is proposed.

Theorem 3. If there exist parameter matrix U and matrices P with
appropriate dimension such that the constraints (38), (39) and (40) hold,
the sliding mode input u (t) gnarantees the sliding notion to be driven to
the sliding mode surfaces s, = O in a finite time.

Proof. Defining F = NS~ the Lyapunov-functional can be
considered as

V() = 0.5 (FPF" )'1A~£. (41)

Taking the derivation of the constructed Lyapunov function, we
can get

V(ry =/ (rPEY RS T X [(A = LpC)e(r)
+ A= Ly Cet — () — NGlj‘(t) (42)
+ aNG,Cx (1) — NGoyp (1) + Lou, (1))
Using L, = SP7'CTUT and N7 577 P = UC , we can get
st PRy~ Fps!
X [Lou,(t) = NG (1) = NGy (1)
<< n@) = GiJ () = G
<=2Alsll.
Combining (42) and (43), we can get
V(@) < =lls,)IA = |(FPF) " RS (A = L,O) |
X el = N (FPF) ™ FPS ™ aNGy |y )
=Py RS A = LOlew = bo)li}. (@4
Using Theorem 1, we can get ||y(#)|| < y|lw()||, then we define

¢ = |(FPF) " FP3 T (A - L0, (45)
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TABLE 2  Parameters of each area.
= (FPF>_1H)3_1 (/21 - L/JC>“9 (46) Parameter Areal Area2 Area3
. _ M; 0.12 0.1 0.08
§= [|(FPFY™ FPS™ aNG,||. 47 D, ) 15 5
R 2 1 1.8
From (45) to (47), we can obtained
T, 0.5 0.5 0.55
. _ 1, 0.15 0.25 0.2
V() £ =lls,)I{A = Eyllw@)ll = elle@)l . : : :
—Pllet — b))l 48 K, 1 1 1
€ 0.1 0.11 0.1

Then, we define the following domain as

Q2 (Q¢.e.9). (49)
=1

Q¢ 0, 9) £ =&yl = @llz@)l
— Yllz¢ — b))l > O} (50)

From (49) and (50), it is noticed that I (#) < 0 is in the domain
Q. Furthermore, we have proved the stabilization of (25) in The-
orem 1. This implies that the trajectoties of ¢(#) will enter Q in
finite time and remains thereafter. Until now, we complete the

proof. [

4 | NUMERICAL EXAMPLES

In this section, four cases are provided to verify the effective-
ness of the proposed active fault-tolerant LFC in the multi-area
power system with sensors faults and deception attacks. A
three-area power system model with EVs is established on the
Matlab/Simiulink environment.

The first one illustrates that the proposed active fault-tolerant
LFC can guarantee the stability of the power system under
deception attacks and sensor faults. The second one studies
the sensitivity analysis of the proposed active fault-tolerant LFC
with respect to the parameters. The third one studies that the
proposed active fault-tolerant LFC strategy has been compared
with the other LFC methods subject to the same condition. We
test the proposed active fault-tolerant LFC on IEEE 39-bus
system in the fourth one.

The parameters of the three-area power system are shown in
Table 2, which are similar to [25, 35]. What is more, defined the
Ti, = 0.03, T35 = 0.02, 713 = 0.035, the upper bound of time-
varying delay 4 = 0.01 s.

The number of EVs N(#) participating in LFC is shown
in Figure 3. It can be seen that /N change with time. The
SOC parameters of EVs are SOC,,;,; = 10%, SOC),,; = 85%.
Therefore, combine (7), the aggregated EVs gain is shown in
Figure 3.

Example 1. We design the active fault-tolerant LFC to ensure
the stability of the closed loop system (24) under deception
attack and sensor fault.

The deception attack is defined as ¢ (#) = 0.01 sin(1.87) and
v = 0.01, therefore

—0.5Cx(#) + 0.01 sin(1.8#
@@Z{o (1) + 001 sin(1.8/)

Assuming that the fault time is from # = 55 to # = 12s and the
sensor fault is shown in Figure 4. We choose oy = a, = a3 =
0.6,01 = 0, = 03 = 0.02, the adjustable parameters 4; = 4, =
A3 = 1. The sliding mode input #,(7) is designed as

IAf| < 0.01

otherwise

D)

Uy (1) = up(t) = uz(t) = (=0.5+ G10.6 + G,0.02)sg7(s,(2))
The observer gain L, is designed as

00 0 0 0 O0 1 01

LD1:LDZ:LD3:[0 0000001 1]

Based on the Theorem 2, the observer gain Lp, L and
controller gain K can be obtained by the MATLAB toolbox.

323 406 —1281 032 —011 —0.72
L1)1:

434 3240 6290 1.04 1.81 2141

—278.43 —2580 —2.47

51720 4462 2314 |

327 566 —12.16 029 —012 —0.67
Lpy=

401 3180 5939  1.09 179  20.69

—280.65 —2558 —2.13

49650 4170 2145 |

295 967 —1222 024 —016 —1.40
Lp3=

387 4067 6541 148 210  25.19

30416 —27.04 —2.54

569.37 4582 25.00 |
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FIGURE 3  (a) Aggregated EVs gain K;(¢); (b) number of EVs N (7).
FIGURE 4 The sensor fault of power system. 05 [ i ! i ; ] ! ! i I ]
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FIGURE 5 (a) The frequency deviation A f;; (b) the tie-line power AB;,_;.
T r The system estimates obtained by the observer were used for
02x1 021 021 02x1 : :
controller design, and the system controller gain as
L[[1= 0 —1.43 ,L[[2= 0 —1.42 5 T T
—1.02 —1.08 —-1.15
Osx1 Ogxi Osx1 Opxi K= o= K=
—9.23 -9.34 —8.91
T
0 0 . . .
X1 21 We take the frequency deviation and the deviation of the tie-
Liys =| 0 —1.47 line power as examples. The simulative results of the three-area
power system are shown in Figure 5. Therefore, it can be
Osx1 Ogx1 seen that the proposed active fault-tolerant LFC can effectively
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0.5 5 X 107 FIGURE 6 The true and the estimated system
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FIGURE 7 The true and the estimated sensor faults in the first area: (a) a square wave fault signal; (b) a triangular wave fault signal; (c) a sinusoidal fault signal;

(d) a rectangular wave fault signal.

ensure the stability of the system. We take the first area as an
example. Figure 6 shows the true and the estimated system state.
In Figure 6, the proposed observer can quickly and accurately

estimates the system state.

To further illustrate the effectiveness of the proposed PD
sliding mode observer, we consider four different fault signals
occurring in the system. We take the first area as an example.
The true and the estimated sensor faults are shown in Figure 7.
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FIGURE 8 The comparisons of observer L T
performance under different parameters. o2 (E_‘
78 9 \
051
3
S 0
G
-0 = : .
—-—-fsina:OAS —fsina:Q —-—-fizgina:O.S fagina=2
........ fiina=1 = = f s fagina=1 = = fag
-1 : . . -0.02
0 5 10 15 20 5 10 15 20
Time(sec) Time(sec)
(@ (b)
FIGURE 9 The comparisons of system state 05 5 X 10
under different parameters: (a) the frequency ' ——AfiinA=05
deviation A f;; (b) the tie-line power A5, _;. oab e Afyin A = 0 -
%107 —- = AfiinA=15 5
03fF 2
-~ < 4
P 3
3 ooof (VT s
< -2 T -6 :
< s 10 15 5 APy in A= 0.5
’ / -8 - = APjyinA=1
= = AP, inA=15
0 -10
-0.1 L . . -12
0 5 10 15 20 0 5 10 15 20
Time(sec) Time(sec)
(a) (b)
FIGURE 10 (a) The frequency deviation A f;; 03 0.06 10
. 0.02
(b) the tie-line power AP, _;. 0,011 ) 4
tie—1 0.2 0 i = 0.04 2;_§ ‘
-0.01 \7- P S
s p 151617 18 19 2
0.1 TR 1 0.02 [y 16 18 720
- NN R 3 AEARER
i N FA) h A 2, Yy 1 -
R i T - = TN i
N<T‘ 1 /’. \“',' \II %s ‘\J \\..'
0.1 \,' v -0.02 I v/
The proposed method The proposed method
0.2 —==-=Traditional LFC without EVs -0.04 = = Traditional LFC without EVs
— — The method in [17] == === The method in [17]
03 ‘ i ‘ -0.06
0 5 10 15 20 0 5 10 15 20
Time(sec) Time(sec)
(a) (b)

Itis obvious that the proposed observer can effectively deal with
different types of fault signals.

Example 2. We study the sensitivity analysis of the proposed
active fault-tolerant LFC with respect to the some parameters.

The parameters of the system are identical to Example 1.
Firstly, the observer gain L, can be expressed as:

00 0 0 0 0 a 0 a
Z‘D=
00 0 0 0 0 0 a a

The comparison of observer performance with different
parameters are shown in Figure 8.

Then we study effect of different parameter A; on the power
system. The comparison of Af; and AF,_; with different
parametets A; are shown in Figure 9.

Example 3. The proposed active fault-tolerant LFC scheme
is compared with the LFC used in [17] and the traditional LFC
without EVs.

The parameters of the system are identical to Example 1.
The simulated results are shown in Figure 10. It can be seen
that the method in [17] is difficult to avoid the interference of
sensor fault and deception attack. Therefore, it makes the fre-
quency deviation and the deviation of the tie-line power have
a large deviation. However, the proposed active fault-tolerant
LFC scheme can guarantee the stability of the power system. In
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FIGURE 12  (a) The frequency deviation A f;; (b) the tie-line power AF,,_,.
addition, the existence of EVs can effectively reduce the power TABLE 3 Parameters of each area.
oscillations. Parameter Areal Area2 Area3
M; 10 10 11
Example 4. We test the proposed scheme on IEEE 39-bus /
system. The IEEE 39-bus test system is shown in Figure 11. D; 4 35 4
The system consists of 10 generators, 19 loads, 34 transmission R; 3 35 4
lines, and 12 transformers [36]. The power system is divided into 7, 0.05 0.04 0.03
three areas. Furthe.rrnore, three EVAs are introduced in buses 5, 7, 0.03 0.03 0.03
21 and 26, respectively.
T, 1 1 1
Here, the parameters including the participation factor of K ! ! !
every governor ate given in Table 3, which can be found in [37]. & 0.1 0.11 0.1
The values of deception attacks and sensor faults are identical Areal Ay = 0.3, a5, = g3, = 0.2, 444, = 0.3
to Example 1.We take frequency deviation and the deviation Area2 Gy, = 0.3, 8y = o, = 0.2, 0y, = 0.3
of the tie-line power as examples. The simulated tresults of the
p p Area2 A31, = A3py = A3z = A34,0.2, 37, = 0.2

IEEE 39-bus system are shown in Figure 12. It can be seen that
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the proposed active fault-tolerant LFC scheme can effectively
guarantee the stability of the IEEE 39-bus system.

5 | CONCLUSION

This paper studied the stability of multi-area power sys-
tems with EVs under sensor faults and deception attacks.
A multi-area power system model has been proposed under
sensor faults and deception attacks with the uncertainty of
electric vehicle battery status. An active fault-tolerant LFC
scheme has been presented to ensure the stability of the
multi-area power systems. The simulation with respect to a
three-area power system has verified the effectiveness of the
proposed active fault tolerant load frequency control in this

paper.
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